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Introduction

This paper details some of our recent work in the application of graph theoretic
techniques to facilitate the data mining process. We are particularly interested in
the case where one is presented with a set of n observations in p dimensions space
along with a set of provided class labels. These class labels can be provided by a
human operator or may be provided based on some other automated classification
strategy. In either case we are interested in employing these strategies to facilitate
two goals. The first goal is the discovery of unusual relationships that may exists
between the observations in one class and the observations in another class. The
second goal is that we are interested in being able to cluster the set of observations
and ultimately to weigh the clustering results against the provided class labels. In
order to illustrate the success of our formulated approaches we will provide results
based on mining two small sets of text documents. We do wish to emphasize
the the discussed graph theoretic approaches and visualization frameworks are not
predicated on the data type being text data but are equally appropriate for other
data types. In fact one must merely be able to compute some sort of interpoint
distance measure between the observations. This interpoint distance measure does
of course define a complete graph on the set of vetices (observations) and we can
proceed forward from there with our analysis.

Approach

As mentioned in the introduction, we will be using the text data mining problem as
a representative application of our developed methodologies. We must first decide
upon a way to capture the semantic content of the documents, extract features from
the documents, and then we must be able to compute interpoint distance measures
on these features. Once we have the interpoint distance matrix in hand then we
can proceed forward with our analysis.

We have chosen to use the bigram proximity matrix of Martinez [Martinez, 2002]
as a means for capturing the semantic content of the documents. The bigram
proximity matrix (BPM) encodes the document as a n-words by n-words matrix
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where an entry in the ¢j position of this matrix indicates that the ith word in the
multi-corpus word list is proximate to the jth word in the multi-corpus word list in
one of the sentences in the current document of interest. It is important to point
out that stopper or noise words have been removed from the document prior to the
computation of the BPM. The BPM entries that were studied by Martinez were
either 0 or 1 to indicate the presence or lack of a particular word pair relationship
or else a count of the number of times that a particular word pair appears in the
document. The important point to note is that the research of Martinez strongly
supported the claim that the BPM adequately captures the semantic content of
documents using either coding scheme. He tested the semantic capture capability
of the BPM and TPM via supervised learning testing, unsupervised learning testing,
and three different hypothesis tests.

Given the set of BPMs that describe our document set we need a means of mea-
suring the distances between the documents. Martinez compared over ten different
ways of measuring distances between the BPMs. We have chosen to use the Ochai
measure given bellow.

| XandY|
S(X,Y)= 7|X|\Y\ . (1)

This similarity is then converted into a distance using

d(X,Y) =/2-25(X,Y). (2)

We have chosen this similarity /distance measure in part because of the favorable
results obtained by Martinez using them

At this point in time we have an interpoint distance matrix where hopefully
articles that are close semantically will have a small value for that row column
pair in the matrix and articles that are far apart semantically will have a high
value for that row column pair in the matrix. We also have a previously obtained
categorization of the articles. So how do we explore/exploit this interpoint distance
matrix in order to facilitate the discovery of interesting relationships and clusters?
Let’s first consider the problem of interesting relationship (serendipity) discovery.
The simplest thing that one could do is to find the closest articles between each
pair of categories. We initially tried this and although the results were interesting
we found them less than fully satisfying. Alternative exploration strategies are
suggested by considering the discriminant boundaries that separates the articles
from the two categories. One might, for example, consider looking for those articles
that are along the boundary that separates the two categories. Taking a step up
from this “first order approximation,” one could look for articles that have the same
“relationship” to the discriminant boundary. Finally one might wish to provide the
user with the capability to actually be able to select a local “focus of attention,” to
make a more in-depth study of the local geometry based on this focus of attention.

So what is required is a means to ascertain the relationships of the observations
to the discriminant boundary. The key to understanding this relationship is to
realize that if we view the articles as vertices in a graph, the interpoint distance
matrix defines a complete graph on this set of vertices. Exploration of the complete
graph is impossible so we need a subgraph of the complete graph that captures
the information in the complete graph and in particular the relationship of the
observations to the discriminant boundary. One natural candidate to capture this
information is the the minimal spanning tree (MST). The MST is loosely defined
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as a tree that traverses all of the nodes in the complete graph with a minimal sum
of edge weights.

We [Solka and Johannsen, 2002] had previously used methods based on the MST,
as computed on the interpoint distance matrix, to characterize discriminant surface
complexity. This led us to believe that this would be an appropriate tool to facili-
tate the exploration of cross corpora (class) relationships in the document set. Our
previous efforts had suggested that the number of edges that travel between obser-
vations of different classes is a good surrogate measure for classification complexity.
This would suggest that one would have a convenient means to provide a human
operator with the capability to explore the cross corpora relationships by providing
him with a tool that facilitated an efficient exploration of the MST as computed on
the two class set of documents along with the associated cross-copora edges.

The only missing piece in the puzzle is a way to provide a user with a “drill down”
capability so that they can focus their attention on a set of nodes rather than the
full MST. We chose to accomplish this by allowing the user to choose a subset of
observations (nodes) and a depth exploration parameter k. This parameter specifies
how far, in terms of number of edges, we wish to travel from our original node to
include in our subsequent analysis. For example the user might select nodes 14 and
2 for his focus of attention and selected a search parameter of k£ = 3. The user
selected nodes are colored red while the nodes within 3 links of these are colored
blue. In the next stage of the analysis the user is presented with the complete
subgraph. This is rather busy of course and it is necessary for the user to have
the capability to remove some of the edges, based on edge strength, before they
proceed forward with their analysis. We will have more to say about this when we
discuss our software implementation of the user environment. Figure 1 presents a
“cartoon” of how the selected nodes interact with the depth search parameter.

We were also interested in providing the user with the capability to explore
clusters of observations (documents). Previous analysis in the literature had in-
dicated that one can obtain all the possible single-linkage hierarchical clusterings
of a set of observations merely by sequentially deleting the edges from the MST
of the complete graph starting with the largest edge. There had been previ-
ous work appearing in the literature on the application of MSTs to geospatial
data clustering [Guo et al., 2003, Guo et al., 2002] and gene expression analysis
[Xu et al., 2001, Xu et al., 2002]. We choose to utilize a MST as computed on
the full set of observations, all classes, as a starting point for our cluster analysis.
We proceed forward cutting edges in the MST in order to obtain a clustering at a
particular number of clusters c. We choose which edge to cut based on the edge
strength divided by the mean of the associated edges of path length k£ adjacent to
the chosen edge.

Let’s now turn our attention to our software implementation of these algorith-
mic schemes. The BPM and similarity matrix calculations were implemented in
C#. The MST calculations were implemented based on Kruskal’s algorithm in
JAVA. The visualization environment was implemented in JAVA and the graph
layout was accomplished using the general public license package TouchGraph,
www.touchgraph.com. TouchGraph supports zooming, rotation, hyperbolic ma-
nipulation, and graph dragging.

We originally implemented the software system with automated serendipity ex-
ploration in mind. Figure 2 presents the opening screen of our automated serendip-
ity system. This screen presents the user with a webpage that provides links to all
of the “choose 2”7 corpora within the text dataset. The user can easily navigate
in order to study a particular comparison by first clicking the appropriate corpora
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Figure 1: User specification of drill down focus region.

link at the top of the screen and then subsequently clicking which corpora that the
user would like to compare the currently focused corpora to. Alternatively the user
may simply scroll down to the point in the webpage that contains the association
of interest.

Once a user chooses two categories to explore they are presented with a rendering
of the MST based on a spring-based layout model. Figure 3 presents one example
of this screen. We draw the users attention to the fact that we have provided an
edge weight legend at the bottom of the plot. We have used a blue, green, yellow,
orange, and red color scheme that is spread proportionally among the edge weight
values. We have chosen to “reuse” the color map. We use it once to represent the
intra-class edges and once to represent the inter-class edges. It is usually easily
discernible to the user which situation that they are dealing with. We have also
provided the user with a drop down menu on the lower left that has the edges sorted
on inter-class strength from the weakest at the top of the list to the strongest at
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Figure 2: Opening screen of the automated serendipity search engine.

bottom of the list. In this way the user can rapidly explore the serendipitous type
relationships. Experience also led us to change the symbols of the nodes as they
are explored, In this way the user can keep track of his exploration of the graph.

Once a user has selected a particular edge to display then they are presented
with a comparison file that highlights the word pairs from the BPM that the two
articles have in common and also enumerates them, please see Figure 4.

The software system that provides a point picking capability and the software
system that allows clustering are extensions of the basic framework that has been
previously discussed. We think it prudent to say a few words about each of these
in turn. First we will discuss the automated serendipity system that allows point
picking. Figure 5 shows a sample screen from this version of the software. The
main difference is that the user is provided with the capability to select two or more
nodes for a focus of attention along with a regeneration parameter k and a button
to pick to regenerate the complete graph with the vastly limited focus of attention.

Figure 6 shows the complete graph for the reduced focus of attention. It is quite
apparent from a cursory examination of the figure that even the reduced complete
graph is much too busy to effectively explore.

Figure 7 shows the complete graph for the reduced focus of attention where the
user has chosen only to show those edge weights with a strength of orange or greater.
Things are more manageable now. We will relegate the discussions of the clustering
version of the software till the results section.
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Figure 3: An example of the MST layout screen.

Results

Datasets

Now that we have briefly outlined the visualization framework, let’s examine it’s
application to two different text multi-copora document sets. The first document
set that will be discussed consists of 1117 documents that were published by Sci-
ence News (SN) between 1994-2002. They were obtained from the SN website on
December 19,2002 using the LINUX wget command. Each article is roughly 1/2 —
1 page in length. The corpus html/xml code was subsequently parsed into straight
text. The corpus was read through and categorized into 8 categories by one of
us, AB. The 8 categories were based on the fact that a very small subset of the
articles had already been placed in these categories on the Science News website.
The categories and their respective article counts are as follows: Anthropology
and Archeology (48), Astronomy and Space Sciences (124), Behavior (88), Earth
and Environmental Sciences (164),Life Sciences (174), Mathematics and Computers
(65), Medical Sciences (310), Physical Sciences and Technology (144). The second
document set is based on the Office of Naval Research (ONR) In-house Laboratory
Independent Research (ILIR) Program. This program is the primary way that the
Office of Naval Research funds the Naval Warfare Centers to conduct fundamental
research. This set of documents was provided to us and consists of 343 documents
each of which is about 1/2 page in length. Avory Bryant and Jeff Solka jointly read
through these documents and classified them into previously defined ONR Technol-
ogy Focus Areas. The number of documents in each of the ONR Focus Areas are as
follows, Advanced Naval Materials (82), Air Platforms and Systems (23), Electron-
ics (0), Expeditionary/USMC (0), Human Performance/Factors (49), Information
Technology and Operations (18), Manufacturing Technologies (21), Medical Science
and Technology (19), Naval and Joint Experimentation (0), Naval Research Enter-
prise Programs (0), Operational Environments (27), RF Sensing, Surveillance, and
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Figure 4: A sample comparison file.

Countermeasures (27), Sea Platform and Systems(38), Strike Weapons (0), Under-

sea Weapons (0), USW-ASW (5), USW-MIW (17), and Visible and IR Sensing,
Surveillance and Countermeasures (17).

Feature Extraction

Both sets of documents were processed to remove standard stopper words prior
to the extraction of the bigram proximity matrices. The remaining words were
not stemmed in that the current version of the software does not readily support
stemming. The BPMs were then extracted for each document. The Ochiai similarity
measure and associated distance was then computed on each document pair using
the equations described above.

Automated Serendipity Extraction on the Science News Data
Set With No User Driven Focus of Attention

Let’s begin our analysis of these document sets by first considering the Science
News corpus. We will first analyze this set of data using the automated serendipity
software system that does not support point picking.First we choose Mathematics
and Computer Sciences as compared to Physical Sciences and Technology. Given
the strong overlap in these two discipline areas we would expect that there might
be strongly associated articles across the discipline areas. Figure 8 shows the MST
for these two categories. We have selected the edge that represents the strongest
association between the two categories. Right clicking on this link and choosing the
view comparison file leads us to Figure 9. There are numerous associations between
these two articles. Some of these are highly relevant such as (allow, electrons),
(electronic, devices), (circuit, components), (atomic,scale), (biological, molecules),
and some may be either identified as spurious or as encoding “meta associations”
that may or may not be relevant such as (santa, barbara), (packard, laborties),
(palo,alto), (hewlett, packard) and others. There are even associations that are



To Appear Handbook of Statistics on Data Mining 8

/3 GH\SCIENCE_NEWS_SITESWersiond\WST_3_6.himl - Microsoft Internet Explorer

Fle Edt WView Favorkes Taok Heb % e

Qo - ) (x| [B] €0 Osewcr orwanss @ reds &) - =

&) GH\SCIENCE_NEWS _SITESWERSICHAIMST 3 6 herrl v B 5. B

88-147 Intersects. Intra Strength:
1 = Regenerate Inter Strength:

] Applet com.touchgraph. or sphiayout. Graphl syoutApplet started 4 My Computer

Figure 5: A example screen for the automated serendipity system with included
point picking.

clearly “useless” such as (research, team) and (research, group). The “human iden-
tified” connection between the two articles is that fact that the first article from the
Mathematics and Computer Science area is about computer chip design while the
second article from the Physical Sciences and Technology arena is about materials
science design at the nano level.

Next let’s consider two discipline areas that are more conceptually distant such
as Anthropology and Archeology as compared to Medical Sciences. Figure 10 shows
the MST for this case along with the highlighted edge that indicates the strongest
association between these two discipline areas. Right clicking on this link and
choosing the view comparison file leads us to Figure 11. Once again the methodology
has identified two articles with a large overlap in their BPMs and hence a large
similarity in semantic content. A few of the very important word associations
include (major, depression), (family, community), (mental, health), and (mental,
disorders).Once again their are also several meta-level associations identified such
as (delhi, india) and (anthropologist, veena). There are also some association that
are spurious such as (nearly, years). A cursory examination of the two articles does
indicate that the association is relevant. The first article from the Anthropology and
Archeology category is about depression in people that are living in violent societies
while the second article from the Medical Sciences category is about depression in
individuals that suffer from disease such as AIDS that of the lead to many in society
stigmatizing them.

Lets consider two more discipline pairs before moving on to the ILIR data.The
first article pair comes from the Earth and Environmental Sciences and Physical
Sciences and Technology categories. We have already provided enough examples of
the MST pictures to forgo the display of these in the following example. There are
some interesting things to say about the location of the associated articles in the
MST but this type of analysis will not be performed within. We proceed exactly
to the two strongest associated articles between these two categories, see Figure
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Figure 6: A example screen for the automated serendipity system with point picking
where the user has chosen to limit the focus of attention based on k=3.

12. The first article from the Earth and Environmental Sciences category enti-
tled “Power Harvests” is about wind generated power. The second article entitled
“Oceans of Electricity,” is about new methodologies for generation of power from
ocean waves. These two articles are highly associated including numerous word
pairs. It seems very reasonable to assume that those researchers that are involved
in work on wind generated power would be interested in new technologies that may
have been developed for ocean generated power. Ocean generated power research
might include work in power conversion and battery storage. Both of these would
be relevant to wind power research.

The last discipline area combination that we wish to consider is Anthropology
and Archeology and Mathematics and Computer science. This might be consid-
ered the most interesting combination so far in that one would not expect that
there would necessarily be a natural association between these areas. Once again
proceeding directly to the comparison file between two articles as identified from a
cursory examination of the MST. We point out the fact that this is not the strongest
association but merely an interesting one, see Figure 13. The Anthropology and
Archeology article is entitled “An artist’s timely riddles,” and is about the artist
Marcel Duchamp while the Mathematics and Computer Science article is entitled
“Visions of infinity tiling a hyperbolic floor inspires both mathematics and art,”
is about the tilings of the Poincare disk by M. C. Escher. The number of BPM
commonalities between these two articles is not that large, 9, but there are highly
relevant associations among the list of associations including, (different, perspec-
tives), (euclidean, geometry) and (non,euclidean). It seems that Duchamp was also
involved in explorations of non-Euclidean geometries as was Escher. The work by
Escher is much well known but the authors had no idea about the Duchamp work.
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Figure 7: A example screen for the automated serendipity system with included
point picking with point picking where the user has chosen to limit the focus of
attention based on k=3 after the user has deleted those edges with a strength less
than orange.

Automated Serendipity Extract on the ONR ILIR Data Set
With No User Driven Focus of Attention

Next we turn our attention to an analysis of the ONR ILIR data using the same
tool. The application of the tool to the ILIR articles was compounded by two facts.
First the ILIR articles are much shorter in length than the Science News articles.
Second the ILIR articles are a somewhat more orthogonal set of articles than the
Science News articles. There are many more articles that come from the same type
of discipline within the Science News dataset. This last fact may be in part due
to the nature of the ILIR dataset and to the fact that there is just a shorter set of
articles.

The first pair of articles that we will consider come from the Air Platform and
Systems and the Sea Platform and Systems category. The two articles are pre-
sented in Figure 14. These two articles are about computational fluid dynamics as
applied to the two discipline area. The list of commonalities in the BPMs is short
but contains several meaning associations such as (navier, stokes), (high, reynolds),
(reynolds, averaged), and (reynolds, number). The two projects were executed at
different labs, NSWCDD and NAVSTO, during different years, FY01 and FY99/00.
Clearly there would be benefits between collaborative discussions between the two
investigators or the later investigator could benefit from some of the insights ob-
tained by the earlier group.

The next two articles come from the Air Platform and Systems and the Sea
Platform and Systems arena. These two articles are both about combustion physics,
see Figure 15. One of the projects was executed at NSWCDD in FY99 and the other
project was executed at NUWC in FY01. Each project was conducted by a different
investigator.

Another capability that our proposed automated serendipity approach possesses
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Figure 8: The MST for the Mathematics and Computer Sciences category as com-
pared to the Physical Sciences and Technology category. The edge indicating the
strongest association has been highlighted.

is anomaly identification, consider Figure 16. A project has clearly been entered
into the database twice.

The next example illustrates another not quite so blatant anomaly, see Figure
17. These two abstracts come from two different projects executed by the same
investigator. One project was executed during FY99 and the other was executed
during F'Y01. The two abstracts seem to contain a section that is virtually identical
but one might not have guessed this based on the titles of the two abstracts.

The next ILIR example that we will consider is perhaps one of the most curi-
ous ones that we uncovered in the database, see Figure 18. One of these articles
was entitled “Direct adaptive, gradient descent and genetic algorithm techniques
for fuzzy controllers,” and one was entitled “Mission scenario classification using
parameter space concept learning.” A quick read of the titles of these two efforts
would not lead one to believe that there would be any association between them but
these two articles (abstracts) are virtually identical and perhaps even more curious
was the fact that these two abstracts reflect two projects that were being executed
by the same investigator, Venetsky, during the same years, FY99/00, at the same
laboratory, NUWC. There is clearly something unusual going on here that while
not nefarious is certainly curious.

We close this subsection with another cross focus area curiosity, see Figure
19. These two articles are entitled “AAWCREW performance as a function of
induced thermal stress,” (the Human Performance Factors article), and “Mathe-
matical model of female thermoregulation,” (the Medical Science and Technology
article). Both of these articles seem to be about effects of temperature changes on
female AAW crew members . Both of the efforts are being funded by the same lab,
NAVSTO, in the same funding cycle (FY99/FY00)), and being conducted by the
same researcher, Shender. The two articles are virtually identical. So one would
surmise that this represents a two effort thrust that is being funded in the same
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Figure 9: The BPM comparison file for the strongest association between the Math-
ematics and Computer Sciences category and the Physical Sciences and Technology
category.

discipline area. So we have effectively identified an artifact of the funding strategy
of the organization.

Automated Serendipity Extract on the Science News Data Set
With User Driven Focus of Attention

Now we will consider how the insights obtained using the automated serendipity
system are changed by allowing the user to focus their attention on a subset of the
full set of nodes within the MST, specify a depth around these nodes to explore
and finally examines the complete graph surrounding these nodes for interesting
serendipitous types of relationships. We will illustrate this methodology via an
analysis of the Science News dataset. Let’s consider the Earth and Environmental
Sciences vs. the Medical Sciences category. First the user must choose the nodes
to focus attention on, see Figure 20. Figure 20. These two articles are entitled
“Common pollution undermines masculinity,” and “New concerns about phthalets
ingredients of common plastics, may harm boys as they develop,” see Figure 21. The
two articles have 32 commonalities in their BPM and the first article details studies
concerning the effect of phthalates on animals while the second paper details similar
types of studies in humans. After specifying a depth parameter of 7 one obtains
the following complete graph, Figure 22. We remind the reader that nodes 196
and 137 have been removed prior to the redndering of the complete graph. The
complete graph is rather busy, looking much like a ball of rubber bands. Let’s
now, using the tool, remove those edges that are weaker than a strength of orange,
see Figure 23. Now some structure is clearly discernible in the graph. There is a
central cluster and several singleton groups surrounding this central cluster. Let’s
take a moment to discuss the structure of the central cluster. There are nodes
(70, 217) with 17 associations. Node 70 comes from the Earth and Environmental
sciences group and is entitled “Banned pollutant’s legacy:lower 1Qs,” while node 21
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Figure 10: The MST and highlighted strongest edge between the Anthropology and
Archeology discipline area and the Medical Sciences discipline area.

comes from the Medical Sciences category and is entitled “Lead therapy won’t help
most kids.” Node 70 details the effects of PCBs on IQ while node 217 discusses
the effect of lead. Node 70 also shares numerous (12) associations with node 231.
The article corresponding to node 231 is entitled “Burned by flame retardants,”
which comes from the Medical Sciences category. Node 231 discusses PCBs in
flame retardants. Node 231 also shares 12 associations with node 90 from the Earth
and Environmental Sciences area. The article corresponding to node 231 is entitled
“The rise in toxic tides,” and discusses various sorts of biologically produced toxins
killing land animals (cows) and marine animals (fish). Finally we point out an 12
associations between nodes 162 and 369. Node 162 is entitled “Estrogen’s emerging
manly alter ego,” and details DDTs mimicking estrogen while node 369 is entitled
“Does light have a dark side? Nighttime illumination might elevate cancer risk”
discusses that fact that night lights may effect estrogen related maladies such as
breast cancer.

Now that we have briefly outlined some of the interesting associations in this
central cluster, let’s take a little time to look a little closer at some of the more
interesting associations. First we will consider the node (70, 217) pair, see Figure 24.
There are numerous associations between these two articles some of which are clearly
spurious such as (national, institute) and some of which are highly relevant such as
(environmental, health) and (heavily, exposed). There are even meta associations
such as a common researcher (Walter, Rogan). The totality of these associations is
sufficient in order to make a meaningful connection and in fact the authors posit
the idea that it might be fruitful for investigators to examine the synergistic effect
of PB and PCB exposure.

It is worthwhile to more closely examine one other pair, (162,369), see Figure 25.
Linkages between that articles based on topic environmental health and estrogen
exposure were sufficient to lead to a meaningful association. These two might lead
one to consider synergistic effects between DDTs lowered estrogen exposure due
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Plight of the Untouchahles

Inside Violent Worlds Political conflict and terror
look different up close and local

On the porch of a small house in war-ravaged Sri Lanka, a
weary-lonking woman known as Saldirani listens to a
man's anguished plea. His son has not been heard from for
the nearly 3 years, since he and 158 other people were
arrested by government soldiers at a nearby Tamil refuges
carnp. Tamdl farnilies in this part of Sti Lanka are caught in
the cross-fire of 4 brutal strugale between Tamil rebels

Stigmas harm public health in unexplored ways

In China, few of the increasing number of people infected
with the AIDS virus identify themselves publicly. If word
leaks out that a person has contracted the virus, whether
or not AIDS symptoms are apparent, dire consequences

| SIMILAR WORD PAIRS:
| delhi, india
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mental, disorders
south, africa

example, das
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follow. School officials bar infected students from
classes. Supervisors summarily fire infected empl
Close friends and neighbors join with local officials to
espel the infected person and his or her Family from the
commmnity

fighting to establich a separate state and government medical, care

forces representing the Sinhalese majority population.

major, depression

family, community
The fate of the man's son remains unknown, like that of
other so-called disappeared persons in the war zone. The
distressed father asked the governrent for answers but
received a letter from the Ministry of Defense saying there
wag no record of his son's arrest or imprisonment,

neighborhoods, delhi

To add injury to momamental insult, pt and nurses i de

at traty hospitals refuse to treat AIDS patiemts.

johns, hopkins

mental, health
This situation is a public health powder keg, says
epideminlogist Konglai Zhang of China's Peling Union
Medical College. The social vilification of AIDS sufferers
and their kin amplifies the suffering caused by the disease
while discouraging any largs-scale efforts o prevent its

That's when the father did what increasing numbers of his
countrymen have been doing to cope with heir pain-he
turned to Saklirani, an oracle She wields immense
spiritual power by virtue of her widely accepted status as

hopkins, university

says, anthropologist

a flesh-and-blood conduit to the locally revered Hindu b das, johns

goddess Kal. Will Saltirani tell this man what happened to spread, e asserts

bis son? veena, das
nearly, years

People with AIDS rank as parishs in many other countries,
as well. Gay activists and other groups in the United States
‘have lobbied effectively for AIDS research and treatment,
et survevs indicate that many of their fellow citizens aill
<[ [

Not at first. For 15 minutes, she vividly enacts what may university, baltimore

have been the son's experience of torture and saturates (|

[l
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Figure 11: The BPM comparison file for the strongest association between the
Anthropology and Archeology category and the Medical Sciences category.

to DDT substitution and night time illumination or EM fields (increased estrogen
exposure).

Let’s conclude this session by performing a similar analysis on the categories
behavior and mathematics/computer science. Figure 26 illustrates the MST for
this combination along with our nodes of interest (88,147). The comparison file
is presented in Figure 27. The first article from the Behavior category is entitled
“Marginal groups thrive on the internet,” is about the existence of marginal groups
in cyber space while the second article from the Computer Science and Mathematics
category is entitled “ The social net,” and is about the application of social network
theory to network based interactions.The two articles share many meaningful asso-
ciations. Choosing these articles as the focus of attention along with a number of
links parameter of 7 and then removing those links that are weaker than a strength
value of orange yields Figure 28. Let’s take a moment to discuss the articles that
remain in the central group. Nodes (10,108) possess 10 associations and are enti-
tled “Simple minds, smart choices,” an article from the Behavior category about
“bounded rationality”, and one entitled “The soul of a chess machine,” an article
from the Mathematics and Computer Science category about computer chess pro-
grams. We will have much more to say about this article pair shortly. The next
article pair is (80,133). Article 133 from the Mathematics and Computer science
category is entitled “Playing your cards right,” is about a computer poker program.
The next article pair is (80,135). Article 135 from the Mathematics and Computer
Science category is entitled “Agents of cooperation,” and is about intelligent agents.
Let’s take a closer look at the node (80,108) associations, see Figure 29.
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During the Vietnam War, Daniel Juhl toiled as a
missile-guidance technician. But when he left the
service, he says, "there wasn't a lot of call for my
training, 3o, [ thought I'd turn my spears into
plowrshares. "

Or, to be more literal, into energy-generating wind
turhines. In 1978, Juhl entered the wind- farming
industry, helping design and erect small commercial
systems for others-first in his home state of
Minnesota, then in California, Europe, and Clina.

A few years ago, he decided to build and operate his
own wind farm. On patches of land amounting to §
acres, which he leased from a nearby farming farnily
in Woodstock, Minn., he built access roads and
erected 17 turbines. For the past 2 years, this
operation has been generating up to 10 megawatts
(W) of dlectricity, depending on the winds. The
local utility buys Juhl's commodity at about half of
what residential customers will pay to use this
electricity.

£ Earth & Environmental Sciences/Physical Science & Technology

Power Harvests = Oceans of Electricity -
E SIMILAR WORD
E PAIRS:

New technologies conwert the motion of wawves into
watls

When the steel shell called Osprey confronted the sea,
it was David facing Goliath. This time, Goliath won.

Osprey was an experiment in renewahble energy
procduction that challenged the power of the seain
1995 & 750-metric ton structure the size of a small
apartment house, it was designed to squat on the
seahed, half submerged in 14 meters of water. Placed
100 m from shore at Dounreay, Scotland, it was to
cofvert the energy in the wawes striking it into
electricity. This Dawid was supposed to shrug off the
worst that the oceanic Goliath could throw at it and
keep powering the lights of Dovnreay with a steady
strearn of environmentally "green” electricity

Instead, Goliath caught David off guard before the
challenger could even take a stand. One day in early
August, before the construction crew had finished
installing Osprey, huge waves rolled in and smashed

] ‘wind, power

turbine, blades
energy, power
renewahle, energy
‘wind, energy
institute, washington
past, years
‘washington, dc
nuclear, plants
says, taylor
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united, states
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additional, power

open the structure's giant ballast tanks. Although fossil, fuel
Heartened by the profitable cash flow of Juhl's || Osprey's builders had time to rescue vahiable L
nneratinn and his tirhines' lo i demand: = i the sea ewentually tore the desice anart. = cents nd
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Figure 12: The BPM comparison file for the strongest association between the Earth
and Environmental Sciences category and the Physical Sciences and Technology

categories.

& Anthropology & Archeology/Mathematics & Computers

Deploying scientific methods to understand a Dada
artist's provocative creations

yet maddeningly intricate, puzzles

Born near Rouen, France, in 1887, Duchamy earned
a reputation in later years as an "anarchistic dazzler,"
says science historian Gerald

Holton of Harvard University. Duchatog made a
career out of pretending not to worls, and he
professed to take nothing seriously.

Among his more notorious escapades, Duchamp
scribbled a moustache and goatee on a cheap,
posteard reproduction of the "Mona Lisa," added a

salacious caption and his signature, and called the
result art. He submitted an ordinary porcelain urinal
toa major art exhibition as his own

The artwork of Marcel Duchamp presents intriguing,

An Artist’s Timely Riddles H_‘

Visions of Infinity Tiling a hyperbolic floor
inspires hoth mathematics and art

FEven the most brilliant innowators get their inspiration
from somewhere.

For the Dutch graphic artist M.C. Escher, sucha
creative impetus came from a particular illustration in
a 1057 mathematical article about symmetry. It gave
hirn what he later described as "guite a shock” and
inspired him to create four artwiorks: the Circle Limit
series of prints.

The iltustration showed a curious tiling of blaclk and
white triangles with curwed sides. Enclosed within a
circle, the alternately colored triangles became
progressively smaller as they approached the circle's
perimeter.

The concept of infinity had long intrigued Escher,
and he had sought to capture this elusive notion in
wizual images. One strategy that he employed was to
create repeating patterns of interlocking figures

| [PaRs:

different, perspectives
french, mathematician
euclidean, geometry
computer, scientists
new, york

henri, poincare
mathematician, henri
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euclidean, geometries
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Figure 13: The BPM comparison file for an interesting association between the
Anthropology and Archeology and Mathematics and Computer Sciences category.
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£ Air Platforms and Systems /Sea Platform and Systems

EXPERIMENTAL MEASUREMENTS OF TIP
VORTEX AXIAL FLOW AND COMPUTATIONAL
PREDICTION SCHEMES ENVISTONED WITH
UNSTRUCTURED GRID TECHNIQUES

Particle Image Velocimetry (PIV) has been used to
measure the axial and cross-plane velocity distributions
downstream of a curved plate wing and a MACA foil

The curved plate wing concept was developed by Greene
at NASA Langley in order to find a more accurate low
Reynold's number approzimation of an airfoil operating at
high Reynold's number, Velocity data was obtained at
axial locations of nominally =/C=3 5 and 5. The curved
plate foil was tested at model scale speeds of 165 and 5
knots, and at angles of attack of -5 degrees and -10
degrees. The symmetric MACA foil was tested at 1.85
knots at an angle of attack of -3 degrees. Computations
were performed on both the curved plate wing and the
MNACA foil using the unstructured, ncompressible,
Reynolds averaged Mavier-Stokes flow solver developed
at Mississippi State University known as UZNCLE.
Comparizons of the predictions with the PIV data
demonstrate the robustness of the unstructured grid
technique.

LARGE EDDY SIMULATION USING =
UNSTRUCTURED GRIDS AND PARALLFL - || SIMILAR WORD
PROCESSING | PAIRS:

The work pertaining to this project-which is related to
another ILIR project, "Parallelization of the Fluid
Dynamics Equations on Unstructured Grids"-began
late in the reporting period. The principal investigator
met with researchers that are involved in large-eddy
simulation (LES) research at Stanford University's @
Center for Turbulence Research (CTR) and completed |&
a short course in turbulence modeting in
computational fluid dynamics (CFD) offered by the
American Institute of Aeronautics and Astronautics.
The CTR researchers were very supportive and
concurred with the principal investigator's decision to
gain experience with Reynolds-averaged
Mavier-5tokes (RANS) turbulence modeling before
begitning research in this area.

During FY 97, the viscous flux terms in the
Mavier-Stokes equations were parallelized, and
excellent comparisons with analytic sohutions (Blasins
on various grids) and other computed solutions were
ohtained. The Spalart-Allmaras one-equation
turbulence model is now heing implemented in the
computer code developed for the Parallelization [LIR
project. =

|
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Figure 14: The BPM comparison file for a computational fluid dynamics association
between the Air Platform and Systems and the Sea Platform and Systems classes.

£ Air Platforms and Systems /Sea Platform and Systems

PRESSURE-ATOMIZED ADIABATIC

EXHAUST GAS RE-CIRCULATION FOR
REDUCTING EXHAUST POLLUTANTS FROM
DIESEL ENGINES

The ohjective of this project is to ivestigate the
effects of exhaust gas re-circulation (EGR) on the
chermical and thermodynamic processes responsible
fior the formation of poltutants during diesel
combustion. The two major exbavst polutants
generated by the combustion process in a diesel engine
are oxides of nitrogen NOX (NO & MNO2) and
particulate matter (PM). The large amount of excess
oxygen present during the diesel combustion cycls
results in low levels of hydrocarbon (HC) and carbon
monoxide (CO) emissions. The amount of NOX
formed during the combustion process is a function of
the peak temperature reached and the residence time at
elevated temperature of the combustion products.

Most particiulate matter results from incomplzte
combustion of the fuel, with a small amount being
contrituted by the lubricating ol The highest
particulate concentrations are generated in the core
region of the fuel spray where the local average
equivalence ratios are very rich. The difficulty in
controfling MOX and PM emissions lies in the fact that
modifications to the combustion process that result in
lowering the production of one pollutant tend to
increase the production of the other.

= ||producing igniter, pressure and temperature

BIPROPELLANT COMBUSTION IN A LOW | SIMILAR WORD
OXYGEN ENVIRONMENT PAIRS:

residence, time

comhbustion, chamber

The purpose of the Navy's Alternative Fuels program
is to develop a propellant suitable for undersea
propulsion with a high concentration of condensable
exhaust products. Recent test efforts of the Navy's
Alternative Fuels program explored the heterogeneous
comhustion of a mixture of JP-5/8 and 55%
hydroxyl-ammoniumn nitrate (HAN) in 2 Design Of
Record (DOR) Torpedo WMk46 combustion chamber at
the NUWCDIVNPT Propulsion Test Facility (PTF)
However, successful initiation of the bipropellant was
not achieved using the Torpedo Ik 46 DOR
pyrotechnic, which is used to initiate the DOR
combustion process

combustion, process

: exhaust, produrcts

The research conducted in this study will focus on the
initiating properties (1 e., pressure, temperature,
residence tirne, ete.) of the bipropellant misture. The
heterogeneous combustion of the bipropellant misture
will be studied in a low oxygen environment using a
high-pressure instrumented combustion chamber, The
experimental apparatus will consist of a combustion
chamber which will be equipped with a sparlz

4
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Figure 15: The BPM comparison file for a combustion physics association between

the Air Platform and Systems and the Sea Platform and Systems classes.
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& Advanced Naval Materials JAdvanced Naval Materials

ORGANICALLY MODIFIED CERAMICS FOR
CORROSION CONTROL

The goal of this project was to investigate the
formulation and characterization of new
inorganic/organdc coatings as chrornate-free
conwersion coatings on alwminm and other metals
The coatings are based on organicafly modified
ceramics (ORMOCERs). The project required
synthesizing new materials, followed by their
characterization vsing advanced analytical technigues
Iaterial synthesiz and the development of analytical
procedures were conducted in parallel efforts. The
analytical groundwork was completed using
cornmercially available model compounds. The
synthetic efforl was unsuccessful, and the project
was terminated at the end of the first vear

ORGANICALLY MODIFIED CERAMICS FOR
CORROSION CONTROL

The goal of this project was to investigate the
formulation and characterization of new
inorganic/organic coatings as chromate-free
conwersion coatings on aluminum and other metals
The coatings are based on organically modified
ceramics {ORMOCERs). The project required
synthesizing new materials, followed by their
characterization using advanced analytical technigues
Iaterial synthesiz and the development of analytical
procedures were conducted in parallel efforts. The
analytical groundwork was completed using
cotnrmercially available model compounds. The
synthetic effort was unsucceszful, and the project
was terminated at the end of the first year,

SIMILAR WORD
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Figure 16: An apparent duplication entry in the Advanced Naval Material category.

& Human Performance /Factors fInformation Technology and Operat

ADAPTIVE GROUPWARE FOR PLANNING

In this research project, we are developing techniques that
allow a system to ewolve in ways that simplify the
othoard, in-situ, management of information. Weare
looking at how adaptive techniques can be used to
support an expert in training a systemn to better
automatically manage information under various sets of

TRAINING A SYSTEM

The goal of this research project ie to develop techniques
that allow a system to evolve in ways that simphfy the
onboard, i sity, managerment of inforrmation. Adaptive
technigues are investigated to determine how they can be
uzed to support an expert in training a system to better
automatically manage information under various sets of

conditions. The objective is to gate prohl ving
dormains in which a group needs to construct coog

st In addition to the efficiency benefits for
experts, this technology is expected to have special

plans so as to coordinate behavior, Critical issues are (1)
how "convention” emerges within the group, (2) how to
build AT technology to support its emergence and
distribution, and (3) how user performance is affected by
the availability of different this supporting technology
During FY00 two wersions were tested. These are an
unaugrented version and a version that was augmented
by the addition of several collaborative tool. These were
modified in response to the FY00 results and retested in
FY01

henefits for novice problem solvers. During FY99,
System-1 was tested in three conditions
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Figure 17: An unusual association across the Human Performance Factors and the

Information Technology and

Operation focus areas.
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& Information Technology and Operations /Information Technology and Dperaf

DIRECT ADAPTIVE, GRADIENT DESCENT,
AND GENETIC ALGORITHM TECHNIQUES
FOR FUZZY CONTROLLERS

This project addresses three methods for
optitnization and design of fuzzy controllers
(FCs): FC adaplation using a real-time leamning
rule; a gradient descent (GD); and a genetic
algorithen {G4). The real-time adaptation is
driven by the magnitude of error between
current state and a desired target state of a plant.
Thiz ig a novel approach for FC optimization that
uses a direct adaptive technigue based on the
methodology described in Reference 2. The GDr
is an adjustrent of FC coefficients to reduce the
learning error between the target response and an
actual responze. The amount of adjustment 1z
proportional to the partial derivative values of
error with respect to the coefficients. The GA s
a stochastic optimization technigue that searches
the parameter space for the hest combination of
these parameters uesing so-called evaluation
function and a process resembling natural
selection described by Darwin, All three methods
were applied to a FC to learn about problems
azsociated with FC optimization omitting
involvernent of a hutnan expert.

(| these parameters using so-ralled evaluation

MISSION SCENARIO CLASSIFICATION
USING PARAMETER SPACE CONCEPT
LEARNING

This project addresses three methods for
optitrization and design of fuzzy controllers
(FCs): FC adaplation using a real-time learning
nile (Reference 13, a gradient descent (GD); and
a genetic algorithm (GA). The real-time
adaptation is driven by the magnitude of error
between current state and a desired target sate
of a plant. This is & novel approach for FC
optimization that uses a direct adaptive technique
based on the methodology described in
Reference 2. The GD is an adjustment of FC
coefficients to reduce the learning error between
the target response and an actual response. The
amount of adjustment is proporiional 1o the
partial derivative values of error with respect to
the coefficients. The GA is a stochastic
optimization technigue that searches the
parameter space for the best combination of

function and a process resembling natural
selection described by Darwin. Al three methods
were applied to a FC to learn ahout problems
azzociated with FC optitndzation omitting

1
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Figure 18: A highly unusual association between two articles in the Information
Technology and Operations focus areas.

& Human Performance /Factors /Medical S&T

AAWCREW PERFORMANCE AS A FUNCTION
OF INDUCED THERMAL STRESS

As fernales are inchuded in combat roles and are
increagingly exposed to thermal extremes, i becomes
necessary to provide as much protection against injury
as possible. This protection includes shielding garment
ensertiles specifically designed for fermales in both
in-flight and awviation-support roles. With appropriate
modeling tools, the impact of increased body-surface
coverage, and its associated higher thermal load, on
predicted flight performance can be determined for
fernale aviators, The ability of cold-water iroersion
garments to protect fermalss inan emergency can be
predicted, and garment design can be modified if
necessary. The aim of this effor is to provide a model
that incorporates female morphological characteristics
and cardiovascular responses to thermal stress. A
morphological model of a "standard fernale" has been
devised using data from a variety of sources published
in the scientific lterature. Using regression analyses,
rodel predictions have been compared to four sets of
data in which females were exposed to conditions
ranging from cold-dry to hot-tunid. Results indicated
that core and mean skin temperature predictions were
congistent with the published data, whereas some
regional skin temperature estimates, Le., chestand

MATHEMATICAL MODEL OF FEMALE
THERMOREGULATION SIMILAR WORD

PAIRS:

using, regression

As fernales are included in combat roles and are
increasingly exposed to thermal extremes, it becomes
necessary to provide as much protection against injury |
as possible. This protection includes shielding garment |7
ensembles specifically designed for fermales in both
in-flight and aviation-support roles. With appropriate
modeling tools, the inpact of increased body-surface
coverage, and its asenciated higher thermal load, on
predicted flight performance can be determined for
fenale aviators. Theability of cold-water irmersion
garments to protect fermales in an emergency can be
predicted, and garment design can be modified if
necessary. The aim of this effort is to provide a model
that incorporates fermale raorphological characteristics
and cardiovascular responges to thermal stress, A
tmorphological model of a "standard fernale" has been
dewized using data from a variety of sources published
in the scientific literature. Using regression analyses,
tmodel predictions have been compared to four sets of
data in which females were expozed to conditions
ranging from cold-dey to hot-humid. Results indicated
that core and mean skin temperature predictions were
consistent with the published data, whereas some
regional skin temperature estimates, ie., chest and
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Figure 19: A highly unusual association between two articles in the Human Perfor-
mance Factors and the Medical Sciences and Technology focus areas.
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Figure 20: The user has selected nodes 196 and 137 as the “focus of attention.”

al Sciences g@

Common pollutants undermine masculinity || New Concerns about Phthalates
Ingredients of common plastics, may harm

& Earth & Environmental Sciences fMe

SIMILAR WORD

PAIRS:

Some widespread pesticides and chemicals in sexual, organs
plastics can induce reproductive impairment in |2
males, according to seven new animal studies Phihalates. Difficult to spell and harder to institute, toxicology
These comnpounds wreak their havoc by soutud out, this class of compounds would be ) sl
blocking the action of male sex hormones as forgettable if the name didn't keep popping up © . mial,
they program sesal developiment. i1 debates over the safety of intravenous-blood protection

bags, food packaging, and children's toys. park, nc

Phthalates, ubiquitous oily solvents that malke polyvinyl, chloride
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Figure 21: A comparison for the two articles selected for the“focus of attention.”
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Figure 22: The complete graph based on those articles within 7 links of articles 196
and 197.
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Figure 23: The complete graph based on those articles within 7 links of articles 196
and 137 with those edges with a strength less than orange removed. The graph has
been centered on the edge extending between nodes 70 and 217.
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Banned pollutant's legacy: Lower IQs

One by-product of the United States' industrial
culture is the ubigquitous contamination of the
environment--and our hodies--with polychlorinated
biphenyls (PCBs). Exposure to these persistent,
now-barmed chernicals begins before birth, as a
womnan's blood delivers to the fetuz some of the
PCBs stored in her fat. This legacy, even when not
whwsually large, can impair brain developrment.

By fifth grade, a new study finds, its effects can
show up as diminished 1Qs

Jogeph L. Jacobson and Sandra W. Jacobson of
Wayne State University in Detroit have followed
several hundred Michigan children born in the early
1980s. They stratified the children into exposure
groupe, using PCBs in the mothers' breast millc as a
gauge of how much of the polhatant the mothers
carried,

Once uged primarily as insulators in electrical
transformers, PCBs now taint most soils and water
Iuch of the pollutant in the most heavwily expozed
Michigan children traced to their mothers' having
eaten large quantities of Great Lakes fish--notorious
for their PCB contamination.

Lead Therapy Won't Help Most Kids
SIMILAR WORD
PAIRS:

Dirugs exist that will bind to lead and remove the
tozic heavy metal from a person's blood. This
therapy, called chelation, has sawved the lives of
people suffering from acute poisoning. However, a
tajor study now finds that for children who have
had moderate expozure to lead, chelation fails to
prevent brain impairments

health, sciences

rogan, national

national, institute

Behavioral problems, difficulty with reasoning, and
a permanently dimminished [Q are hallmarks of
excessive lead. Federal guidelines define as
excessive any childhood exposures that result in
lead concentrations of at least 10 micrograms per
deciliter (Mgfdly of blood.

walier, rogan
journal, medicine

environmental, health

institute,
HNearly 1 million U5, children under 6 years of age environmental
show such concentrations in their blood, mostly

from exposure to lead-based paint. However, even

voungsters whose lead concentrations pealeed at

heavily, exposed

well below 10 Mgfdl may suffer notable 1) drops, study, finds
recent studies hawe shown new, england
england, journal

In hopes of preventing toddlers from developing the
permanent brain changes that underlie cognitive
impairments, researchers launched a multicenter
study of 1- to 3-year-olds. The 780 participants

i hen b

1

sciences, research

year, olds

4]

A hunikintl 1 _triznala
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Figure 24: A closer look at the associations between nodes 70 and 217.

% Earth @ En

mental Sciences /Medical Sciences

Estrogen's Emerging Manly Alter Fgo

Estrogen is usually described as the anirnal
kingdom's primary female sex hormone. That's a
gross oversimplification, however, Even that
quintessentially male preserve -- the sperm --
depends on estrogen, scientists report this weel.
Without estrogen, males are infertile

The new study, by Rex A Hess at the University
of Illinois at Urbana-Charpaign and his
colleagues, focuses on estrogen's role in male
reproductive function. Mevertheless, the
regearchers ohserve that their findings also
suggest a mechanism by which DDT and other
estrogen-mimicking pollutants could wreak havoc
on fertility. If these weak estrogens displace the
body's more potent natural ones, they might
dirninigh estrogen exposure -- and sperm activity,

Hess and his colleagues study mutant mice. These
anitnals were bred to produce estrogen normally,
but they lack the gene for an estrogen receptor --
a protein that allows cells to take up the hormone,
Ag aresult, the mice cannot respond to the

Does Light Have a Dark Side? Nighttime

illumination might elevate cancer risk | STMILAR WORD
| PAIRS:
park, nc
Since life began, one pattern has dominated
Earth's nalural environment-a daily rhythm of mst.ltute,
intense sunlight alternating with nights of environmental
near-total darkness, As a zource of heat and fimdi
energy, sunlight powers a majority of the planet's indings, suggest
biological activities. When that light disappears, team, reports

much of the world rests
national, institute
Hurmans, the grand manipulators, have not been research,
content to cede control of their activity cycle to
the heavens, howewver, People have spent eons
developing ever better means to artificially estend
the day. Thanks to widespread electrification and

esirogen, exposure

environmental, health

color-corrected, high-watt ghtbulbs, synthetic play, role

;U:llllnggl T'girrlc?uncwk.hnmharrl city dwellers health, sciences
years, ago
triangle, park

This attempt to erage the night-or at least to
confine it to small, artificially defined
windows-may come with a price. At a mindrum,
it can lead to a chronic lack of sleep, diminishing
the effectiveness of the body's immune system. -

-

[l

D

Figure 25: A closer look at the associations between nodes 162 and 369.
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Figure 26: The MST and nodes 88 and 147 of the behavior and computer science
and mathematics categories.

& Behavior /Mathematics & Computers g@

Marginal groups thrive on the Internet {~{ The Social Net =

- | SIMILAR WORD
I PAIRS:
More than 30,000 different Internet newsgroups Scientists hope to download some insight into week, period
now exist, allowing members to send and receive online interactions
messages on interests that range from the rohert, kraut
mundane to the weird. Membership in online . )
groups may prove particularly helpful, at least in - |5 u..mverslty,
Ten years ago, compuler aficionados had the pittshurgh

promoting self-acceptance and social support, for
individuals whose unconventional traits or
behaviors make it difficult to find compatriots in
daily life, a new study finds.

Internet pretty much to themselves. Today, their
electronic playground has become a grand, weird, spent, time
unpredictable social experiment. About half of
1.5, households now have Internet access,
although only 5 percent were connected in 1995,
Europe and many other parts of the world aleo

posted, messages

internet, users

Internet newsgroup users of this il include contain mushrooming numbers of MNet users mellon, university
people with epilepsy, incest survivors, and sexmal
sadists. If the findings hold up, they will indicate york, university

that people wiewed as cultural outsiders can form

stable, emotionally supportive online groups There's a complementary growth indusiry in. new, york
studies of how this wildly succeszful technology
affects social life. Behawioral scientiets are internet, newsgroups
grappling with a seismic shift in communication

"Whatever position one takes regarding the walues that's been more hospitable to armchair john, bargh

of the warious [online groups], the psychological speculation than to empirical investigation friends, family

effectz of virtual group participation are
nonetheless real,” contend Katelyn ¥ A MeKerma

carnegie, mellon
and John A Bargh, both psychologists at Mew

Confusion about the social implications of new

Yorlk University. "In all likelihood, they will be an

: v .ey || technology is hardly new. It existed in post-Ciwil || katelyn, ya —
increasingly common feature of life in the age of - A e . -~ = =]
1] T+ |

Figure 27: The BPM comparison file nodes 88 and 147 of the Behavior and Com-
puter Science and Mathematics categories.
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Figure 28: Those articles within 7 links of 88 and 147 with a strength of at least

orange.
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@ Behavior /Mathematics & Computers [==1E3]

Simple Minds, Smart Choices “| The soul of a chess machine =
2 ! SIMILAR WORD PAIRS:

university, pitishurgh

D

For sweet decisions, mix a dash of knowledge with a Lessons learned from a contest pitting man against

cup of ignorance computer did, better
investment, portfolios

Simnple decision sirategies make a killing in the stock It's all over now, but I'l never forget that firet chess mellon, university

market, according to a German researcher, game. What a smashing victory [ won over the uman

champion! 1 really had Garry Kasparow sweating, compuier, program

hest, passihle
During a Major League baseball game, nobody needs a

sewenth-itning stretch more than the catcher. Mot only Here [ was, a novice tournarment player fresh out of the hurman, judgment
does he play in an uncomfortable crouch swathed in lab. Mo outsider, including Kasparow, had seen me play new, york
protective gear, but he makes critical decisions at the before, and I surprised everyone. Oh, how sweet it was!

frenzied pace of an air-traffic controller. years, ago

p carnegie, mellon
Of course, it was downhill from there: a loss, two

Before each delivery, the catcher flashes a hand signal to draws, and then two more losses. It's not that Kasparow

the pitcher indicating the best pitch to throw. Imagmne attacked my pieces and overwhelmed my defenses. He
that a strong batter faces a count of three halls and twao played with amazing restraint and subtlety, gquiethy
strikes, with runners on first and third. What should the mowing his pieces until he developed positions in which
hurler serve up, a fastball high and inside, a shider low my options were extremely limited. There wasn't much 1

and away, o a change-up over the heart of the plate? By could do
the way, Mark McGwire's up next,

Ewen so, at times I responded brilliantly. T made moves
Former Major League catcher Tim McCarver didn't ' |that brought gasps from the experts. They couldn't see ||
L

RN i i T L ot T oo focl

4 I

4 - -

Figure 29: A closer look at the between article associations between article 80 a
Behavior article and article 108 a Mathematics and Computer Science article.

There are 10 associations between this pair of articles however some of these are
spurious. The set of non-spurious associations is small but relevant and includes
(did, better), (investment, portfolios), (computer, program), (best, possible), and
(human, judgment). When we originally formulated our research agenda in the
automated serendipity program we thought of the field of genetic algorithms as
one of those areas where an insightful researcher, numerous researchers claim credit
in this case, discovered the relationship between the fields of evolutionary biology
and mathematical optimization. We decided that whatever software that we devel-
oped would be “successful” if it could discover such an association. When we first
encountered the above association we felt that perhaps we might have discovered
such a “nugget.” The first article, the Behavioral one, discusses the technique that
humans use when they are faced with an overwhelming optimization problem for
which they are presented with limited time to make a decision. The example pro-
vided in the article is a catcher in baseball. He must make a decision of the best
pitch for the pitcher to throw while worrying about the runners stealing bases. He
also has a limited time to make his decision. So one might wonder if the bounded
rationality scheme might be relevant to formulating strategies for chess programs.
WEell one of the authors, JLS, has a little experience playing chess and one of his
first instructions that his tutor offered him was that “human chess masters don’t
necessarily think as many moves deep as a computer but they have the ability to
rapidly evaluate numerous positions that are several moves deep.” So the instructor
indicated that human beings employ bounded rationality. It is not much of a stretch
to believe that it might be appropriate for a computer to employ bounded rational-
ity in it’s approach to chess. The potential applicability of the concept of bounded
rationality to other areas is supported by a consideration of the comparison files
between nodes (80, 133), see Figure 30. The comparison file between these two
includes the word pairs (artificial, intelligence), (real, world), (world, situations),
(computer, program), (best, possible), (decision, making), and (probability calcula-
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& Behavior /Mathematics & Computers E@‘El

Simple Minds, Smart Choices {*/ Playing Your Cards Right =
Z | SIMILAR WORD PAIRS:
“ | | anificial, intelligence
For sweet decisions, mix a dash of knowledge with a Poker comes out of the back room and into the
cup of ignorance computer science lab years, ago
real, world
Simple decision sirategies make a killing in the stock Dearse Billings plays poker for a living world, situations

market, according to a Germnan researcher.
compuier, program

Justa few years agn, he was a compter science hest, possible
During a Major League baseball garne, nobody needs a student at the University of Alberta in Edmonton. docisis .
seventh-inning stretch more than the catcher. Not only Interested in games, he had chosen the development of a cision, ng
does he play in an uncomfortable crouch swathed in poker-phying computer program as his thesis topic proabiliy, calcalations

protective gear, but he makes critical decisions at the
frenried pace of an air-traffic controller.

"I discovered that wery little work had been done on
computer poker despite the many potential benefits of
Before each delivery, the catcher flashes a hand signal to that research," Billings says. Although he did not create
the pitcher indicating the hest pitch to throw. Imagine a working program, he learned enough about the game
that a strong batter faces a count of three balls and twao along the way to begin plaging professionally-which he
strikes, with runners on first and third. What should the has done since completing his thesis in 1995

hurler serve up, a fastball high and inside, a shder low
and away, or a change-up ower the heart of the plate? By

the way, Mark McGwire's up nest.
"Understanding the theory and mathematics of poker

gives you a solid foundation," he contends. "This alone
can put you ahead of the vast majority of players

Former Major League catcher Tim McCarver didn't Beyond that, you learn methods of analysiz. It teaches

wrack his brain over such quandaries. "You have to put ou how to think about a given poker sitvation and that

down a sign quickdy," he told an interviewer in the ||| enables you ta malke more effective decisions in the heat || L
hileets 79 BL 1e T, L1 [T fest hd PETRNTY ind -

4 vl

Figure 30: A closer look at the between article associations between article 80 a
Behavior article and article 133 a Mathematics and Computer Science article.

tions). Once again we see that the article discussing bounded rationality has been
linked to one discussing computer game strategy.

We may have saved some of the strongest evidence of the relevancy of our dis-
covered association to the last. Dr. Stephen Lubard, the Director of the Office of
Naval Research, made a presentation at the Dahlgren Division of the Naval Surface
Warfare Center in May of 2004, [Lubard, 2004]. During this briefing he alluded to
research underway aimed at applying the concepts of “bounded human rationality”
to the Naval Command 21 Knowledge. We consider the fact that the Navy was
already looking into the incorporation of bounded rationality into it information
theoretic warfare strategies as the strongest endorsement of our auto serendipitous
“discovery.”

Clustering Results on the ONR ILIR Dataset

As indicated above we postponed our full treatment of the clustering software until
now. We have chosen to cut the minimal spanning tree into subtrees at a particular
edge based on a criteria determined by the strength of the associated edge divided
by the mean strength of those edges connected to the nodes of the edge in question
and of a path length of no more than k edges. In terms of implementation details
the user first runs a JAVA program that creates the associated node lists based on
a user specification of the maximum number of clusters, the minimum number of
points per cluster, and the parameter k. Once this computation is performed the
user is presented with the following opening screen, see Figure 31. The user can
select how many clusters to break the data into and these clusters are presented to
the user in a sequence of tab pane windows.

In Figure 32 we present an overview of the ILIR cluster structure along with
the associated color map. A quick visual scan of the clusters does not reveal much
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Figure 31: The opening screen for the clustering program when loaded with the
ILIR data and associated color key.

Figure 32: Overview of the ILIR cluster structure.
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C Voo Stephen Bradford Dogle
ADVANCED PHOTO-DETECTORS USING || NON.LINEAR OPTICAL PROPERTIES OF | i, quality RAPID ESTIVATION OF THE DELAY DOPPLER INVESTIGATION OF NOVEL ACTIVE SONAR
OPTICAL PARAMETRIC AMPLIFICATION || SEMICONDUCTOR SUPERLATTICE SCATTERING FUNCTION s
|| WAVEGUIDES FOR ADVANCED SENSORS ATTERING FUNCTION ESTIMATION
|
.
?
?
|

| delay, doppler
For an active system, the delay-Doppler scattering

The current research into the integration of
function is basically a map of the average power

The objective of this research s to investigate the

| SIMILAR WORD

 |autoregressive, ar

' scattering, function

D X

hotonics and s, optical proccssing, the | The current esearch nto thentegraton of
manufacure of tlight sources as wellas | | photonics and electronics, optical processing, the . returned as 2 function of and sonar transmi. signal sctive, sonar
the necessary = rranufacture of compact light sources as wellas optical, techniques [ Doppler. Givena scattering function, optimal dels, selected to optimize signal detector .
s con {he necessary frequency conversion in wave guides I 15 tay be derived for a specific formance, based on recently developed and
B is concentrating on nonlincar optical techriques. B emvircnment, Carvent estators elay Doppler
op :gence on which the nonlinear Bulk semiconductor materials, however, lack the candidate, optical ‘which smear estirates in time itering function estimation (DDSF) algorithms. A
rechriques for requency conversion are besed optical bireringence on which the nonlinear andor use filer bank iplementations which smear SF can be considered as an average power
since the high cubic symmanetry of ther ttices techaiques for nversion are based symmetry, artificially esterates in frequency, To avoid these problems, ciral density (PSD) function which determines the
makes them optially isotropic. Breaking this since the high cubic symmetry of ther Btices detay-Doppler scatiering function erage amount of spread that a transmit signal's
syrmnetry can artificialy introduce the required makes them opticlly isotropic. Breaking this Ibulk, semiconductor estimators based on two-dimensional autoregres wer will undergo as 2 Runction of round-trp delay
anisoteapy. This project wil use both experimental [\ smmetry can antiicialy ntroduce the required renttion caned (G syt etmation techries vl be {ime and frequency. Ziomek and Van Trees have
and theoretical approaches to explore the optical anisoteopy. This project will use both experimental g developed. T et using bt (1 how . of
anisotropy of superlattice structures focusing first /and theoretical approaches to explore the optical Jattices, makes data an optimal signal detector for a point target ina.
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T Dl | IT I R |

Figure 33: Two interesting article pairs from cluster 2 of the ILIR dataset.

uniformity in color among the clusters. We believe that this is in part because
S(X,Y)=0— D(X,Y) = +/2 for many of node pairs. When we run our algorithm
and ask for 8 cuts these v/2 numerator terms dominate our decision as to where we
wish to make our cuts and hence we effectively make 8 random cuts on the MST.
It turns out that cutting the tree into 8 pieces does effectively help us to make a
better exploration of the tree and we can identify a few other anomalies that were
not evident in the tree originally.

Let’s first explore cluster 2 a little, see Figure 33. The window on the left
contains the BPM comparison file for two articles that contain virtually identical
abstracts but yet represent projects that were executed by different investigators,
Yoo and Lipp, at different labs, NAVSTO and NAWC, during different years, FY01
and FY99/00. The window on the right presents BPM comparison file for an ab-
stract from the USW-MIW and RF Sensing, Surveillance, and Countermeasures
categories.Both of these efforts were conducted during the same year, FY01, at the
same lab NUWC, by different investigators. They seem to be closely related tech-
nologically and there clearly could have been fruitful interactions between the two
investigators.

Let’s next explore cluster 3 a little, see Figure 34. The window on the left contains
the BPM comparison file for two articles that contain virtually identical abstracts
representing work being executed at the same organization, NAVSTO, during the
same year, FY99/FY00, with different authors and abstract titles. The window
on the right presents the BPM comparison file for an abstract from the Advanced
Naval Materials and Visible and IR Sensing, Surveillance and Countermeasures
Categories. The two articles seem to be a continuing project for the investigator,
S. Nee. It just so happens that the article title and our categorization of the article
changed from FY99/FY00 to FYOL.

There are at least two other cluster 3 article pairs that warrant additional dis-
cussion, see Figure 35. The window on the left presents an interesting association
between an Advanced Naval Materials and Visible and IR Sensing, Surveillance
and Countermeasures categories. These projects were executed by different inves-
tigators, Tran and Elson, at different labs, NAWV and NAVSTO, during different
years, FY99/FY00 and FYO01l. The two projects are on finite difference time do-
main methods. Once again we can make a strong case for successful collaborations
among the researchers. The window on the right presents the BPM comparison file
for an abstract from the Sea Platform and Systems and the USW-ASW categories.
These two articles represent projects that were executed at different labs, NUWC
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The oxidation resistance of iron powder was increased 20
0 100 fold by diffusion-coating micron-sized iron panicles
with alumiun. The new coating process invoives
catalyzed deposition of aluminum (4D on ron i solution at
100@C, followed by an anneal at 500 to 640@C o form
iron alurminide. Iron powders were also coated with rickel,
copper, and platinum to improve corrosion and oxidation
resistance. The Al-coated powders show promise as a
corrosion-resistant replacement for carbongliron povrder
in radar-absorbing applications.

platinum, improve

carbonyl, iron
The cxidation resistance of iron powder was increased 20
10 100 fold by diffusion-coating micron-sized iron particles
with alurninum, The new costing process involves
catalyzed deposition of aluminum (A1) on iron in sobuion at
100@C, followe by an annel at 500 to 640@C to form
ion alumiride. Iron povders were also coated with nickel

particles, aluminum
catalyzed, deposition
powders, promise

copper, and platinum to ismprove corrosion and oxidation
resistance. The Al-coated powders show promiseasa
corrosion-resistant replacement for carbonyl iron powder
in radar-absorbing applications.

deposition, aluminum
iron, powder
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NAVSTO NAVSTO NAWC
SIMILAR WORD
FY99/F Y00 FYOO/F Y00 PAIRS: Fiol
C. JOHNSON R RIVERA resistant, radar §. Nee
CORROSION RESISTANT RADAR ABSORBING CORROSION-RESISTANT RADAR ABSORBING nickel, copper CPTICAL PROPERTIES OF ROUGH SURFACES
MATERIAL MATERIAL (RAM): CHARACTERIZATION

This project will make spectroscepi measurements of

& View Comparision
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NAVSTO
FYO0FY00
S NEE

POLARIZATION CHARACTERISTICS OF
SCATTERING FROM ROUGH SURFACES

seflectance for (fferent Knds of rovgh susfaces inthe 2 -
14 um wwavelength segion using the infrared photoclastc
modhlated elipsometer and the Fouier ransform infrared
diffuse reflectometer purchased under the CPP program.
The methods to measure polsization of exvissian and

measured for

i tanks by Boring and

A (1) o for s o ey 156 1 e ||

demonstrated clear fiscrimination effects against
cluter, plume and sea background Effectiveness of
|polarzation discrinination depends on how tch

Mueler matrx wil be developed using the existing. depolertzation. Orderly and
Javization facl while random
Jarization of 1ough surfaces wil b 4 | med the

Methods to be
developed. Theoretical models will be developed to £t to
the measured data of different opical properies 5o that

trery 1o polarization. Real worldis &
miture of orderly and randorn mratters. Man made
objects are ordely matters whie cluter and

resistant, replacement
iron, aluminide

diffusion, coating

fold, diffusion surfaces of the same materials. Simviations of target
=12 backsground usually neglect
fallowad L = = cftects b v i

with one anather.

[polanmetry focuses o the polarization effects but not
depolarization effects. Polarimetryis usually used also
o measure cptical constanis of materials and thin Sl
thickmess for highly smooth samples. Susfaces of reat
bjects liseships and arcrafs are faily rough and.
kave different optcal properties from the smoath

Figure 34: Two
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P TRAN

HON-LINEAR FDTD METHOD FOR THE

INVESTIGATION OF NON-LINEAR PHONTONIC
MATERIALS

This project seeks to develop a numerical technique.
that inchudes transverse effects and multicolor
interactions 1o model the propagation and interaction

NAWC

s
Fyo! PAIRS:

1M Elson

4 FINITE DIFFERENCE-TIME-DOMAIN
CALCULATION FOR MODELING OF |
ELECTROMAGNETIC SCATTERING &S [
4PPLIED TO DETECTION OF BURIED
MUNITIONS, PERISCOPES, AND JET ENGINE ||
CAVITIES

of elecironagnetic radation ina
‘The techaique is based upon the finie-difference
time-dorsain (FDTD) method. This modeling tool will
‘be used to investigate novel optical devices based upon
nonlinear interaction. Opical switching and limiting
evices using photoric-band-gap struchure are being

Using 2 - doreain (FDTD)
approach, this project is designed to develop an
algorithum 1o aid in the capabilty of predicting

the scattered electromagaetic fed from a variely of
probiems of interest. This includes buried rmines,
d je engine

explored. The ; p structure that is
cansideret is doped with Kerr nonlinearity material to
allow dynamic optical control of the band g=p and lead
1o optical switching and limiting behaviors.

intake cavities, The FDTD development will be
based on (1) three dimensional geometry, (2) wil
incorporate Berenger's perfectly matched

layer approach 1o absorbing boundary condiions,
and (3) wil also insorperate dispersive media. Both
pulsed and CW transmitter signals will

be considered.

For short-duration, wide band pulses, the scattering <]
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John B. Blottman 111

A TIME DEPENDENT SOURCE
METHODOLOGY, WITH APPLICATION TO
LARGE LINEAR AND NONLINEAR
STRUCTURE - ACOUSTIC INTERACTION
PROBLEMS
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Figure 35: Two interesting article pairs from cluster 3 of the ILIR dataset.

and SSC, during the same year, FY01, by different investigators, Blottman III and
Holmes. They both seem to be about nonlinear interactions in the acoustic domain.
The commonality of topic might once again suggest fruitful interactions between

the investigators.

Next we would like to point out some interesting cluster 5 article pairs, see Figure
36. The articles described in the left window describe two efforts at NSWCDD that
were executed during FY01. Both of these articles come form the Sea Platform and
Systems category. Both of these articles are on the application of Fourier-Kochin

theory.

One can only hope that the two investigators were in contact with one

another during the execution of their respective projects. The article pair detailed
in the right window both come from the Operational Environment category. There
are many interesting associations between these two articles. The first one is enti-
tled “Submarine officer of the deck knowledge elicitation and modeling,” while the
second article is entitled “Information requirements and information organization in
submarine combat systems.” The executor of the first project, Dr. Shobe, hopefully
was aware of the work that had been previously performed by Dr. Carr.

We conclude this section with one last set of article pairs, see Figure 37. The
article pair in the left figure, from cluster 7, represents an interesting association
between an Advanced Naval Materials and Manufacturing Technologies article. The
word pairs, (high, speed), (induced, reaction), (observed, high), (framing, camera),
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Figure 36: Some interesting article pairs as revealed in cluster 5 of the ILIR dataset.

£ View Comparision EEX & View Comparision (&[]

NSWCIH =l NsWCIH = NAVSTO =~ NAVSTO =
SIMILAR WORD
Froo Fyol FronFYo0 | FrooFvon PAIRS:
. SANDUSKY G, PAUL CHAMBERS M. CARMODY-BUBD | M eRTIN preview, mission
VISUAL INFORMATION REQUIREMENTS FOR |/ DYNAMIC ASSESSMENT OF SITUATION model, target

PHOTOGRAPHIC OBSERVATIONS OF
SHOCK REACTION IN ENERGETIC
CRYSTALS

ELECTROMAGNETIC PROPERTIES OF
PRE-DETONATING EXPLOSIVES

MISSION REHEARSAL
resulting, enhanced

enable, aviator.

provide the aviator with a
dypamic preview of Theoricaly,
the aviator using such tools builds a representative

The praposed stady is based on the findings of prior
Y06 ILIR program. This prior | | AWareness, sa

There esists motivation from both theoretical

i
duced reaction from shock and previous experiments to f work nvolved an exploralory examination of eye il
model of the targe area, resuting in enbanced || movement benavior and
{Inadling has been associated with defects in the |/ | pursue both the measurement of : . |
situationl avarencss (S4) during the actual flyover, , utilizing 2 rission rehearsal ool. Mission rehearsal .
of the energetic crystal ltt felds radated from and the target, area

The goal of using such tools is o enable the aviator to
safely and effciently become familar with the missicn
route. This ILIR project progressively assesses the
capabilty of a representative siie-of-the-art tocl
(PorwerScene, from Cambridge Recearch Assoctes, C ||
1003, 1996) to achieve this goal. The investigators
cxamined eye point-of.gaze (POG) as a methad of
assessing visual information resirements, as wellas a
n £ In

|| to0s provise th avator  aynamic review of iser
[ sson ran. The curnt e of e ant sy
/ range from highly reslisic graphics and imagery to
,¢ vitua relty. The purpose of these toos s to enabie
the aviator 0 become farlar with the mission route

Within a matiz of energetic crystals and inert
binder, the propagation of stress waves is
comples resulting from the different
mechanical responses of constituents and
complex boundary geomeies. In this
configuration, reaction could be initiated either
within the crystals (e.g., from pore collspse or

conductance of energetic raterials under
shock Such information wil help guide the
development of a fundarmental theory
describing initation of explosives. We have
therefore devised a series of experiments to
measure the frequency spectrum through the
radio-frequency band of electromagnetic

intoresting, finding
theoreically, aviator
| | target e ey, efficieny, epeatey,and prio | |20t flyover

g 1o sctil e The esperimeters wihed 1o assess

||t accuracy ofaepresaatie sae o theat ot
(PowerScene,

information,
requirements

dislocation motion), at crystal-crystal
contacts, or at crystal-binder interfaces (e.g,
from interfacial pore collapse or due to poor
crystal-binder adhesion). The introduction of
other solids and/or an energetic binder
increases the turnber of possible initation

emnissions, as well as the conductance of
energetic materials near the onset of
shock-induced reaction. Various magnitudes
of shock loading were introduced to 1-cm
cubes of RDX, with varying crystallographic
orientations. The interaction of the shock with

atition to POG data, verbel reports were collected
from the aviators artcipatingin the project. The iital
study indicated a steong potental for vertal reports and
POG data to provide tnique information regarding the
visualinformation requirements in the use of
‘icsion-rehearsaltools. Perbaps

achieving such a goal, as well as 1o examine the most
effective means of assessing the vitalinformation
aviators would extract from such a ool in order to
achieve the goal. Due t the strong visual nature of
e ision st ok, e exprimencrs

. ee

acquire, target
unique, information
point, gaze

mission, rehearsal

finging was that the POG data indicated sublle pontof: gne) et of
isual cue wiization wellas

< Dbl il il

scenatios the RDX crystal and any subsequently induced.

KN

Kl

Figure 37: Some interesting article pairs as revealed in clusters 7, left figure, and
12, right figure, of the ILIR dataset.

(speed, framing), (energetic, materials), and (shock, loading) seem to indicate that
both articles are studying fundamental properties of explosives. The article pair
on the right, from cluster 12, presents a more interesting association. Both of the
articles come from the Air Platforms and Systems category. Both of these projects
were being executed during the same time frame, FY99/FY00 at the same lab,
NAVSTO. It is surprising to see the very large number of associations between
the two articles given the different titles. One would not have suspected such
a strong association based on their titles, “Visual information requirements for
mission rehearsal,” and “Dynamic assessment of situation awareness, cognitive.”

Clustering Results on the Science News Dataset

Next we turn our attention to the results obtained on the Science News dataset using
the clustering program, see Figure 38. There seems to be a little more uniformity of
color in the various clusters, as compared to the ILIR dataset. Let’s take a moment
to explore some of the substructure of some of the clusters. Let’s first consider an
interesting substructure in cluster 1, see Figure 39. This subcluster consisting of
nodes 429, 483, 451, 509, and 543 is focused on animal behavior and sexuality.
Let’s consider another interesting subcluster of cluster 1, see Figure 40. This
subcluster consists of nodes 131, 47, 60, 102, 84, 167, 124, 105, 148, 132, 61. These
nodes form the spokes of a wheel about the article 134, “Infrared camera goes the
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Figure 38: Overview of the Science News cluster structure.
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Figure 39: A subcluster of Science News cluster 1 that is focused on animal behavior
and sexuality.
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Figure 40: A subcluster of Science News cluster 1 that is focused on an infrared
camera and its applications.

distance.” All of these articles are about applications of infrared sensors to various
problems in cosmology and other disciplines.

Let’s next consider a subcluster of cluster 5, see Figure 41. This subcluster
consists of nodes 933, 804, 855, 823, 911, 800, 710, 877, 755, 754, 956, and 1034
consists of articles about AIDs.

Next we will consider a subcluster of cluster 6, see Figure 42. This subcluster
consists of nodes 62,114,130, 119, 332, 75,73,163,121,125,414, 533, and 164 consists
of articles about solar activity.

Next we will consider a subcluster of cluster 7, see Figure 43. This subcluster
consists of nodes 314, 508, 55, 71, 136, 171, 454, 269, and 116 consists of articles
on the origins of life. We note that the node placement has been rendered using a
slightly different solution to the spring equations than was presented in the cluster
overview Figure 38.

Finally we will consider a subcluster of cluster 8, see Figure 44. This subcluster
consists of nodes 618, 635, 643, 655, 621, 614, 645, 654, and 604 consists of arti-
cles on artificial intelligence (gray nodes). We note that the node placement has
been rendered using a slightly different solution to the spring equations than was
presented in the cluster overview Figure 38.

Conclusions

We have presented a new method for effective exploration of a labeled interpoint
distance matrix. Our methodology supports the discovery of serendipitous relation-
ships between the various categories encoded within the matrix. The methodology
also support cluster structure exploration.

We have illustrated the application of our developed techniques with a Science
News extended abstract dataset and with a short ONR ILIR abstract dataset con-
sisting of roughly 1/2 paragraph length project abstracts. We have used these
datasets to illustrate both the automated serendipitous discovery and the cluster
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Figure 41: A subcluster of Science News cluster 5 that is associated with AIDs..
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Figure 42: A subcluster of Science News cluster 6 that is associated with solar
activity
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exploration. We have discussed many examples using both datasets. We have
shown one example, that we feel is particularly relevant, that links the fields of
human bounded rationality and computer artificial intelligence for game theory.
We have provided evidence to support this particular linkage via current Naval in-
vestment strategies in the application of human bounded rationality to shipboard
decision making.

This work represents the tip of the iceberg of a new area that is not only of
strategic importance to the United States but is also highly relevant to all who are
currently conducting research in any discipline. The identification of effective re-
search strategies is an area that is of paramount strategic importance as the number
of possible beneficial connections that exists between various scientific disciplines
increases and the amount of funding that can be allocated to these areas decreases.
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